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Abstract

Tuberculosis (TB) remains a global leading cause of death, necessitating an investigation into its
unequal distribution. Sun exposure, linked to vitamin D (VD) synthesis, has been proposed as a
protective factor. This study aimed to analyse TB rates in Spain over time and space and explore
their relationship with sunlight exposure. An ecological study examined the associations
between rainfall, sunshine hours, and TB incidence in Spain. Data from the National Epidemio-
logical Surveillance Network (RENAVE in Spanish) and the Spanish Meteorological Agency
(AEMET in Spanish) from 2012 to 2020 were utilized. Correlation and spatial regression
analyses were conducted. Between 2012 and 2020, 43,419 non-imported TB cases were reported.
A geographic pattern (north—south) and distinct seasonality (spring peaks and autumn troughs)
were observed. Sunshine hours and rainfall displayed a strong negative correlation. Spatial
regression and seasonal models identified a negative correlation between TB incidence and
sunshine hours, with a four-month lag. A clear spatiotemporal association between TB incidence
and sunshine hours emerged in Spain from 2012 to 2020. VD levels likely mediate this
relationship, being influenced by sunlight exposure and TB development. Further research is
warranted to elucidate the causal pathway and inform public health strategies for improved TB
control.

Key results

1. Tuberculosis (TB) rates in Spain displayed a distinct north-south geographic pattern.
This geographical variation highlights the need for tailored interventions, directing
resources and efforts to regions with a higher TB incidence.

2. The study identified clear seasonality in TB rates, with peaks in spring and troughs in
autumn. Recognizing these seasonal trends enables healthcare systems and public health
authorities to prepare for increased TB cases during peak seasons and adjust strategies
accordingly.

3. Sunshine hours showed a strong negative correlation with TB incidence. This suggests
that increased sunlight exposure may have a protective effect against TB, emphasizing the
potential role of sun exposure in reducing disease risk.

4. Vitamin D (VD) levels likely mediate the association between sunlight exposure and TB
incidence. Understanding this link provides insights into the importance of adequate VD
levels and suggests potential avenues for preventive measures in TB control.

Introduction

Tuberculosis (TB) is still one of the leading causes of death in the world. European Union and
European Economic Area (EU/EEA) countries reported 33,148 TB cases in 2020 (notification
rate 7.3 per 100,000 population), which accounted for 2% of the global burden [1, 2]. During the
period 2011-2020, the average annual decrease in TB incidence in the EU/EEA was 5.2% (6.4%
between 2019 and 2020) [3]. In Spain, between 2015 and 2020, the incidence declined on average
by 5.4% per year [4]. Considering the remarkable progress achieved in the last decade, the main
challenge in low-incidence countries such as Spain (notification rate below 10 per 100,000
population) is to continue moving towards elimination [2, 5, 6]. In order to guide the
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implementation of control measures, identifying clusters as well as
vulnerable populations and potential risk factors is currently chal-
lenging. In Spain, the distribution of TB incidence rates is hetero-
geneous among the different autonomous communities (CCAA in
Spanish), with higher incidence rates detected in the northern
regions and in the autonomous cities of Ceuta and Melilla [4].

Traditional TB risk factors are medical conditions or underlying
diseases that cause immunosuppression. Lifestyle habits such as
smoking and alcoholism and social determinants such as poverty or
overcrowding are also determinants. However, these factors may
not completely explain the variations in TB incidence in low-
incidence countries [7]. Vitamin D (VD) levels have been identified
as another possible factor associated with TB progression. VD is
derived primarily from cutaneous synthesis through solar exposure
to ultraviolet B (UVB) radiation and, to a lesser extent, from diet 7,
8]. The biologically active form, 1,25-dihydroxyvitamin D, reduces
intracellular growth of Mycobacterium tuberculosis through modu-
lation of macrophage function. Adequate levels of VD are associ-
ated with increased innate immune response and reduced initial
bacterial invasion [8]. Moreover, several studies suggest that VD
deficiency may be associated with increased TB incidence, severity,
or progression [7—10].

On the other hand, sun exposure has been identified as a
possible protective factor for TB. This protection has been associ-
ated with the synthesis of VD in the skin after UVB radiation
exposure [7, 11]. This implies that the less a person is exposed to
sunlight, the greater the risk of developing TB [12].

In addition, meteorological factors are thought to influence the
incidence of TB by affecting to some extent the growth and repro-
duction of M. tuberculosis. While long exposure to sunlight may
limit the development of M. tuberculosis, as it is very sensitive to
ultraviolet light, increased rainfall may create a suitable environ-
ment for its growth and reproduction [13-15].

To better understand the epidemiology of TB in relation to these
environmental factors in Spain, we aimed to study the spatial and
temporal patterns of TB rates and to identify whether there is a
relationship between solar radiation and rainfall and its incidence
between 2012 and 2020.

Methods
Study design

Based on TB cases reported to the National Epidemiological Sur-
veillance Network (RENAVE in Spanish) and data from the Span-
ish Meteorology State Agency (AEMET in Spanish), we performed
a retrospective spatiotemporal ecological study to assess the asso-
ciation between potential environmental risk factors (rainfall and
sunshine hours) and the incidence rates of TB in Spain, for total
cases and by disease main location.

Data sources
Autochthonous TB cases reported to the RENAVE by the Spanish
Autonomous Regions between 2012 and 2020 were included in the
study. Suspected, probable, and confirmed TB cases are reported on
a weekly basis by the surveillance units from the CCAA in a case-
based format through the Spanish Surveillance System (SiViEs in
Spanish). By using the case report form, the CCAA updates the
information initially reported, and a consolidation process is per-
formed yearly [5].

The following clinical and sociodemographic variables from the
RENAVE database were extracted: date of birth, date of symptoms’
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onset, age, sex, province, CCAA, and TB location. Province and
CCAA refer to the place where cases got infected.

The TB location was used to classify the cases into pulmonary
or extrapulmonary forms. According to the definitions provided
in the RENAVE protocol, pulmonary TB is that affecting lung
parenchyma and the tracheobronchial tree. Extrapulmonary TB
was considered when any other location was affected (pleural,
lymphatic, osteoarticular, central nervous system, genitourinary,
digestive/peritoneal, disseminated, and other extrapulmonary
locations) [5].

The official population from the National Statistics Institute
(INE in Spanish) [14] was used as the ‘population at risk’ for the
study period.

Environmental variables were obtained from the AEMET open
database (available at Base de datos histdrica de Precipitaciones y
horas de sol. (datosclima.es)).

Daily values from the main meteorological station in each
province from 2012 to 2020 were used. The monthly sunshine
hours are shown as the average number of sunshine hours per
month. The unit of measurement for the average rainfall per month
was litres/m* (1/m?). Negligible precipitation values were replaced
by 0 for the calculations.

Ethical statement

This study involves the use of epidemiological data from the
RENAVE. These data are hosted by the National Center of Epi-
demiology (CNE). Researchers working in public and private insti-
tutions can request the databases by completing, signing, and
sending a questionnaire. In this questionnaire, a signed confiden-
tiality commitment is required. According to this confidentiality
commitment, researchers cannot provide the data to other
researchers, who must request the data directly from the CNE.
All data are anonymized and de-identified. Data from the National
Statistics Institute (INE) and the AEMET were obtained through
open data access. Thus, no ethical approval or informed consent
was required by the Spanish Human Research Act to conduct this
data analysis.

Data analysis
Description

A description of the annual TB incidence rate trends, the environ-
mental factors, and the basic demographic characteristics of the TB
cases was performed.

The incidence rates by age group and sex were adjusted by
applying the direct method, being categorized into 13 age groups.

Central tendency and dispersion measures (median (Mdn) and
interquartile range (IQR)) were used for quantitative variables.
Qualitative variables were expressed as absolute and relative fre-
quencies (%).

The average incidence TB rates by 100,000 inhabitants in all
countries and by province were calculated for the period 2012—
2020, by year and month, considering the total cases as well as the
pulmonary and extrapulmonary forms. Incidence rates for total,
pulmonary, and extrapulmonary TB by province were mapped to
describe the geographical distribution during the studied period.

The national average and the average by province were calcu-
lated for environmental variables. Mean (M) and standard devi-
ation (SD) were used for sunshine hours and rainfall. The average
sunshine hours and average rainfall were mapped to identify their
geographic distribution in the different provinces of Spain.
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Spatial regression analysis

Moran’s spatial correlation index (Moran’s I) was used to analyse
the global autocorrelation (spatial component) at the province level
of total, pulmonary, and extrapulmonary TB rates.

The correlation between sunshine hours and rainfall was
assessed by the Pearson correlation coefficient. A p-value of <0.05
was considered statistically significant.

A linear regression analysis was performed. The residuals were
analysed using Moran’s I to study whether there was a spatial
component [16]. Once the autocorrelation was detected, a regres-
sion model with spatial lag was performed to assess the relationship
between the total, pulmonary, and extrapulmonary TB incidence
rates with environmental variables.

Time-series and cross-correlation analyses

To assess the trend in the TB monthly rates, a linear regression was
performed. Additionally, to explore the seasonal pattern in the time
series, a detrend by fitting a linear regression model to the data was
performed, and then, the difference between the observed values
and the predicted values from the model was calculated.

To model the seasonality of the TB monthly rates (model A) and
the average monthly sunshine hours (model B), a regression ana-
lysis was performed including the previously mentioned variables
as dependent variables (each one in the respective model A or B)
and seasonality as independent variable by using the sine and cosine
functions.

A cross-correlation analysis was performed to assess the correl-
ation and the potential lags between the TB monthly rates (model A
and unmodelled values) and the average monthly daylight hours
(model B and unmodelled values).

Total

Statistical software

All the data were included in Microsoft Excel® and analysed with the
IBM Statistical Package for the Social Sciences (SPSS) Statistics
version 28, and the statistical software for data science (Stata)
v17.0 GeoDa was used for spatial analysis and Quantum Geo-
graphic Information System (QGIS) v3.18 for map representation.

Results
Description of the study population

Between 2012 and 2020, 44,838 TB cases were reported to the
RENAVE, 1,419 of which were imported cases and therefore
excluded. The remaining 43,419 cases were finally included.

TB was more frequent among males in all age groups, and these
differences tend to increase with age. There is a men-to-women
ratio of 1.6 (Figure 1).

The overall Mdn age was 44 years (IQR = 31-61). The Mdn age
was significantly higher among males (Mdn = 46, IQR = 33-62)
than females (Mdn = 41, IQR = 28-60).

Considering the distribution of TB cases according to location,
70% (n = 30,446) of the cases presented pulmonary TB and 25%
(n = 11,136) of the cases presented extrapulmonary TB, and this
information was missing in 5% of the records (1,837 cases). By sex,
pulmonary TB was more frequent in men, who accounted for 64.8%
(19,726) of cases compared to women (p < 0.05). Although statis-
tically significant (p < 0.05), a small difference was observed by sex
in the extrapulmonary forms (54.1% (6,021) in males and 45.9%
(5,115) in females).

The average TB incidence rate throughout the studied period
was 10.33 per 100,000 inhabitants for all TB forms, 7.24 per 10°
inhabitants for pulmonary TB, and 2.65 per 10° inhabitants for

Males © Females

Figure 1. Adjusted incidence rates of TB per 100,000 inhabitants by age groups and sex, Spain 2012-2020
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Figure 2. Annual average of TB incidence rate in Spain, 2012-2020

extrapulmonary TB. Annual incidence rates showed a decreasing
trend for all TB forms (regression coefficient — 1.8; 95% confidence
interval (CI): —2.2 to —1.4). When performing the linear regression
by TB type, only pulmonary TB showed a significant decreasing
trend (regression coefficient — 2.4, 95% CI: —3.1 to —1.8 for
pulmonary vs. -4.4, 95% CI: —9.6 to 0.8 for extrapulmonary forms,
respectively) (Figure 2).

The provinces with higher average incidence rates per 100,000
inhabitants throughout the studied period were A Coruna (21.3),
Pontevedra (20.7), Ourense (19.8), Ceuta (18.4), Lleida (18.3),
Melilla (17.0), Le6n (15.4), Lugo (15.0), Gipuzkoa (14.0), and
Barcelona (14.0), all of them above the national average (10.3).
The geographical distribution of TB rates is similar for both forms,
with a north—south gradient (higher incidence rates in the north
than in the south). Figure 3 shows the incidence rate maps by
province and TB location. These incidence rates were calculated
including the cases where the province was specified (n = 42.888,
98.8%).

Description of environmental variables

The sunshine hours and rainfall remained relatively steady
throughout the 2012-2020 period, showing seasonal cycles. For
sunshine hours, peaks were observed in the summer (July), while
troughs were detected in late autumn—early winter (November—
January). For rainfall, peaks were observed during late autumn-—
early winter (November—January) and troughs during the summer
(July—August) (Supplementary Figure SI1).

At the national level, there was an average of 7.52 h of
sunshine (SD 0.25) with a minimum of 7.25 in 2018 and a
maximum of 8.01 in 2017. Sevilla, Huelva, Alicante, Almeria,
and Murcia were the provinces with the highest values, with an
average of 9.20, 9.18, 9.00, 8.88, and 8.87, respectively. The
average rainfall was 1.52 1/m2 (SD 0.22), with a minimum of
1.201in 2017 and a maximum of 1.93 in 2018. The provinces with
the highest levels of rainfall were Gipuzkoa, Pontevedra, Bizkaia,
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Asturias, and Cantabria, with an average of 5.19, 4.19, 3.42, 3.11,
and 3.08 I/m?, respectively.

A south—north gradient was observed, with a greater number of
sunshine hours in the southern provinces of Spain, compared to
those in the north, and a north—south gradient in rainfall, with
higher values in the northern provinces compared to the southern
ones (Figure 4).

Spatial regression analysis

Moran’s indexes were 0.67 for the total TB rate, 0.57 for the
pulmonary TB rate, and 0.75 for the extrapulmonary TB rate. This
indicates a high spatial autocorrelation between TB rates at the
province level.

Pearson’s correlation coefficient between the average sunshine
hours and average rainfall was —0.81 (p < 0.01), proving a strong
negative correlation between both variables. To avoid collinearity,
only sunshine hours was included in the final models.

After performing basic regression analyses to assess the spatial
autocorrelation among the residuals (Moran’s I >0.4), three spatial
regression models with spatial lag were performed to assess the
association between total, pulmonary, and extrapulmonary TB
rates with mean sunshine hours. The total TB and extrapulmonary
TB models were significant, while the pulmonary TB model was not
significant (Table 1).

Time series and cross-correlation

The detrended monthly TB rates (raw and model A) and the
average monthly daylight hours (raw and model B) are plotted in
Figure 5.

A strong negative correlation was detected in lag —4 (cross-
correlation coefficient = —0.94) in the correlation analysis between
model A and model B, which means that there is a strong negative
correlation between the modelled value for the monthly TB rates in
month 0 and the modelled value for the average monthly sunshine
hours four months earlier (month 4). A strong positive correlation
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Figure 4. Distribution map of average rainfall and sunshine hours by provinces in Spain in the period 2012-2020

with the average monthly daylight hours in month +1 was also
found.

When performing the cross-correlation analysis with the (non-
modelled) detrended TB monthly rates and the average monthly
daylight hours, the lags of maximum correlation were also —4
(correlation coefficient = —0.51) and + 1 (correlation coeffi-
cient = 0.55).

According to the modelled cycles, peaks of TB incidence were
observed in spring (May) 4 months after the trough of sunlight
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observed in winter (January) (lag of 4 months), while the trough of
TB incidence usually occurs in autumn (November), 4 months after
the peak in sunlight observed during summer (July) (lag of
4 months).

Discussion

To the best of our knowledge, this is the first study providing
spatiotemporal patterns for TB incidence rates and assessing its
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Table 1. Spatial lag model for total, pulmonary, and extrapulmonary TB rates
and average sunshine hours in Spain, 2012-2020

Spatial lag model (TB and average R- p-

sunshine hours) square  Coefficient  value
Total TB 0.31 —1.03 0.02
Pulmonary TB 0.18 —0.57 0.07
Extrapulmonary TB 0.58 -0.3 0.02

association with environmental factors to address the heteroge-
neous distribution of TB in Spain. In the light of our results, a
negative association between TB incidence rates and mean sun-
shine hours exists, both at geographical and temporal levels.

The distribution of TB cases by sex was similar to what has been
described globally and in other European series, with higher rates
among men than women [17-19]. By age groups, the highest
incidence rates were found among those of 25-34 and 75+ years
old; however, when stratifying by sex, the highest incidence rates in
men of 75+ years old and women between 25 and 34 years old were
observed. These sex and age differences have been previously
described, pointing out immunological reasons leading to a differ-
ent response to infection at different ages. Behavioural risk factors,
usually more frequent in men than in women (i.e. imprisonment,
alcohol abuse, drug use, or smoking), seem to also play an import-
ant role [17, 20].

When analysing the temporal evolution of TB incidence rates,
we observed a significant decreasing trend in all forms of TB and the
pulmonary forms, but extrapulmonary forms, which are more
common in immunosuppressed population (including human
immunodeficiency virus (HIV)+) and children, remained steadier.
These results agree with the data reported by the World Health
Organization (WHO) European Region — European Centre for

Maria del Mar Diez Galan et al.

Disease Prevention and Control (ECDC) [18]. Extrapulmonary
forms have been typically underreported due to their challenging
diagnosis, which can lead to a late diagnosis and treatment. For
these reasons, patients with extrapulmonary TB have been often
neglected in TB control strategies. Additionally, the improvements
in diagnosis and reporting in recent years may have influenced the
absence of the decreasing trend due to an increase in the reporting
of these forms. On the other hand, the geographical distribution of
TB rates, with a north—south gradient — higher incidence rates in
the north and lower incidence rates in the south — showed a similar
pattern for both pulmonary and extrapulmonary forms.

In the spatial regression analysis, a negative correlation between
the TB incidence and the sunshine hours was shown. The associ-
ation between geographical patterns of TB and environmental
factors, including sunshine hours, has also been observed in other
studies in America and Asia with North—South (Chile) and West—
East (China) patterns [7, 13, 14], related to solar radiation, rainfall,
and humidity. While transmission is more likely to occur in
enclosed spaces, influenced by cold and rainy weather, it is import-
ant to consider the role of the immune response in this association.
Moreover, since TB is a latent infection, it is possible that the
location where the case is identified may not necessarily reflect
the location of the initial infection.

Supporting these findings, the time-series analysis also showed a
strong negative correlation between the modelled TB incidence rate
and the modelled sunshine hours with a lag of —4 months, meaning
that after 4 months of low exposure to sunlight, peaks of TB
incidence are observed. This reflects that the peaks in TB incidence
rates observed around May in Spain are strongly correlated with the
low sunlight hours observed during the previous winter (especially
January). Several studies in different countries across the globe have
also found a negative association between TB incidence and sun-
light and a positive association between rainfall and TB incidence
[21-23]; however, the findings regarding the lags differ, probably
due to several environmental and non-environmental factors such
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Figure 5. Monthly tuberculosis rates (raw and model A) and the average monthly daylight hours (raw and model B), Spain, 2012-2020

https://doi.org/10.1017/50950268824000499 Published online by Cambridge University Press


https://doi.org/10.1017/S0950268824000499

Epidemiology and Infection

as seasonal patterns and the presence of other risk factors that
promote the development of the disease. In our study, we detected
a strong negative correlation between sunshine hours and rainfall,
so to evaluate its association with TB incidence we only performed
the analysis with sunshine hours. We must consider that TB is a
latent infection that may be triggered by several aspects closely
related to immune response, and for this reason, a unique explan-
ation for these ecological findings is hard to provide [24]. Never-
theless, the effect of sunlight on VD has been proposed as one
feasible explanation [9, 23]. The mechanisms behind this are prob-
ably multifactorial including the effect of ultraviolet light on VD
synthesis and its role in the immune response against TB [10, 25], as
well as the fact that abundant rainfall could also create an environ-
ment suitable for the growth and reproduction of M. tuberculosis,
while a longer duration of sunshine would restrict its development
[26]. Other explanations for seasonality as healthcare activity seem
to be unlikely since the peak coincides with the summer months,
contradicting the theory of lower healthcare capacity due to sum-
mer vacations. The fact that the spatial correlation observed in
Spain was stronger in the extrapulmonary forms, which are more
common among immunocompromised individuals, may suggest
that the effect of the sunshine hours on the incidence rates of TB
may be highly mediated by the immune response. These findings
highlight the importance of assessing the impact of detecting and
treating VD deficiency on TB incidence in Spain, especially after
months of the lowest sunlight, and on vulnerable populations.
Nevertheless, this must be carried out together with other public
health interventions oriented to early detection and treatment of
cases and identification of close contacts for chemoprophylaxis,
which are probably the leading causes of the TB decreasing trend
observed during this period.

Our study presents some limitations associated with the use of
reported cases: underreporting, missing information, or lack of
information on common medical conditions and other TB risk
factors. Nevertheless, the fact that most findings in this study are
consistent with current literature provides an insight into how solid
the surveillance data included in this study are. We may remain
vigilant, and epidemiological surveillance systems should be
strengthened to improve survey completion and avoid differences
in reporting among regions, and other approaches including latent
TB in surveillance and control strategies may be considered. In
order to obtain reliable information for public health decision-
making, the quality of this information should improve, increasing
the accuracy of the data related to the different factors involved in
the incidence of TB in Spain.

Conclusions

During 2012-2020, a geographical pattern (with a north-south
gradient) and a clear seasonality (peaks in spring and troughs in
autumn) were observed. These patterns have shown a correlation
with sunlight hours, which has been related to VD synthesis in
other studies, highlighting the potential importance of this
approach for the TB control strategy. Additionally, by using
spatiotemporal methods, disease distribution patterns are well
defined identifying high-risk regions in the north of Spain. These
methods may be considered as complementary tools for the
epidemiological surveillance of infectious diseases, which could
provide important information to guide public health interven-
tions and resource allocation. The reinforcement of public health
measures considering all these aspects and the enhancement of
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epidemiological surveillance continue to be cornerstones towards
TB elimination.

Supplementary material. The supplementary material for this article can be
found at http://doi.org/10.1017/S0950268824000499.

Data availability statement. The environmental data that support the find-
ings of this study are openly available in the AEMET open database, which can
be accessed at Base de datos histdrica de Precipitaciones y horas de sol. (dato-
sclima.es). The surveillance data used in this study can be made available upon
request to the Spanish Surveillance System (SiViEs in Spanish). Researchers
interested in accessing the data are invited to submit an official request form to
sivies@isciii.es, providing a detailed rationale for their request. All requests will
be subject to review by the data custodian and will be considered in accordance
with relevant data protection and privacy regulations. Official population data
from the National Statistics Institute (INE in Spanish) can be found at https://
www.ine.es/dyngs/INEbase/es/operacion.htm?c=Estadistica_C&cid=
1254736177095&menu=ultiDatos&idp=1254735572981.

Acknowledgements. We would like to thank the RENAVE for providing the
information on which this study is based.

Collaborators: Spanish Working Group on Tuberculosis

Consejeria de Salud de Andalucia: Enric Duran Pla.

Departamento de Sanidad de Aragén: Maria del Carmen Montafio Rema-
cha, Silvia Martinez Cuenca.

Consejeria de Salud de Asturias: Ana Fernandez Ibafiez, Mario Margolles
Martins.

Consejeria de Salud de Baleares:

Antonia Gari Bibiloni, Jaume Giménez Duran —IDISBA-.

Consejeria de Salud de Canarias: Ana Pilar Izquierdo Carrefio.

Consejeria de Salud de Cantabria: Marta Pacheco Gorostiaga.

Consejeria de Salud de Castilla y Ledn: Socorro Ferndndez Arribas.

Consejeria de Salud de Castilla y la Mancha: Pilar Peces.

Consejeria de Salud de Catalufia: Sandra Pequefio Saco.

Consejeria de Salud de la Comunidad Valenciana: Francisco Javier Roig,
Empar Giner Ferrando.

Consejeria de Salud de Extremadura: Juan Antonio Linares Dépido.

Consejerfa de Salud de Galicia: Susana Miras Carballal, Elena Cruz Ferro,
Maria Isabel Ursua Diaz.

Consejeria de Salud de La Rioja: Carmen Quinones.

Consejeria de Salud de Madrid: Elena Rodriguez Baena.

Consejeria de Salud de Murcia: Yolanda Molina Salas, Alonso Sanchez-
Migallon.

Instituto de Salud Publica de Navarra — CIBERESP: Manuel Garcia Cenoz,
Jesus Castilla.

Consejeria de Salud del Pais Vasco: Concha Castells.

Consejeria de Salud del Ceuta: Jose Maria Sanchez Romero, Ana Isabel Rivas
Pérez.

Consejeria de Salud del Melilla: Daniel Castrillejo.

Author contribution. M.dM.D.G., D.G-B,, LR, and Z.H. carried out, con-
ceived, and designed the study. M.d.M.D.G., D.G-B., L.R,, and Z.H. drafted the
manuscript, performed the statistical analysis, interpreted the data, and revised
the final version of the manuscript. L.H. and R.A. contributed to the statistical
analysis, interpreted the data, and critically revised the manuscript. All authors
read and approved the final manuscript.

Competing interest. The authors declare none.

References

[1] World Health Organization (2022) Rapid Communication: Key Changes
to the Treatment of Drug-Resistant Tuberculosis (Internet). Geneva: World
Health Organization, p. 6. Available at https://apps.who.int/iris/handle/
10665/353743.


http://doi.org/10.1017/S0950268824000499
mailto:sivies@isciii.es
https://www.ine.es/dyngs/INEbase/es/operacion.htm?c=Estadistica_C&cid=1254736177095&menu=ultiDatos&idp=1254735572981
https://www.ine.es/dyngs/INEbase/es/operacion.htm?c=Estadistica_C&cid=1254736177095&menu=ultiDatos&idp=1254735572981
https://www.ine.es/dyngs/INEbase/es/operacion.htm?c=Estadistica_C&cid=1254736177095&menu=ultiDatos&idp=1254735572981
https://apps.who.int/iris/handle/10665/353743
https://apps.who.int/iris/handle/10665/353743
https://doi.org/10.1017/S0950268824000499

&)

=

S)

&

(10]

[11

[12]

European Centre for Disease Prevention and Control (2022) World
Health Organization. Regional Office for Europe. Tuberculosis surveil-
lance and monitoring in Europe 2022: 2020 data (Internet). LU: Publica-
tions Office; 2022 (cited 2022 Sep 12). Available at https://data.europa.cu/
doi/10.2900/488579.

World Health Organization (2022) Global Tuberculosis Report
2022. Geneva: World Health Organization; 2022. Licence: CC BY-
NC-SA 3.0 IGO. (Internet). Available at https://www.who.int/teams/
global-tuberculosis-programme/tb-reports/global-tuberculosis-
report-2022.

Centro Nacional de Epidemiologia Instituto de Salud Carlos IIL
Informes anuales sobre la situacion de la Tuberculosis en Espana. Afos
2015-2021. (Internet). (cited 2023 Jun 13). Available at https://www.is
ciii.es/QueHacemos/Servicios/ VigilanciaSaludPublicaRENAVE/Enferme
dadesTransmisibles/Paginas/Resultados_Vigilancia_Tuberculosis.aspx.
Protocolos de la Red Nacional de Vigilancia Epidemiolégica
(2015) Ponencia de Vigilancia Epidemioldgica: 9 de abril de 2013.
Comisién de salud Publica: 19 de junio de 2013. Consejo Interterritorial
del Sistema Nacional de Salud: 23 de julio de 2013 (Internet). Red
Nacional de Vigilancia Epidemioldgica. Instituto de Salud Carlos III;
(cited 2022 Oct 3). Available at http://hdl.handle.net/20.500.12105/
5345.

O’Connell J, McNally C, Stanistreet D, de Barra E, McConkey SJ
(2023) Ending tuberculosis: The cost of missing the World Health
Organization target in a low-incidence country. Irish Journal of Medical
Science 192(4), 1547-1553. https://doi.org/10.1007/s11845-022-03150-
3. Epub 2022 Sep 19. PMID: 36121600; PMCID: PMC9483873.
Balcells ME, Cerda J, Concha S, Hoyos-Bachiloglu R, Camargo CA,
Martineau AR, etal. (2017) Regional solar radiation is inversely correlated
with incidence and severity of tuberculosis in Chile. Epidemiology and
Infection 145, 1815-1823.

Boere TM, Visser DH, van Furth AM, Lips P and Cobelens FGJ (2017)
Solar ultraviolet B exposure and global variation in tuberculosis incidence:
An ecological analysis. European Respiratory Journal 49, 1601979.
Jaimni V, Shasty BA, Madhyastha SP, Shetty GV, Acharya RV, Bekur R,
et al. (2021) Association of Vitamin D deficiency and newly diagnosed
pulmonary tuberculosis. Pulmonary Medicine 2021, 5285841.

Ralph AP, Lucas RM and Norval M (2013) Vitamin D and solar ultra-
violet radiation in the risk and treatment of tuberculosis. The Lancet
Infectious Diseases 13, 77-88.

Zhang Q, Song W, Liu S, An Q, Tao N, Zhu X, et al. (2022) An ecological
study of tuberculosis incidence in China, from 2002 to 2018. Frontiers in
Public Health 9, 766362.

Cui Z, Lin D, Chongsuvivatwong V, Zhao J, Lin M, Ou J, et al. (2019)
Spatiotemporal patterns and ecological factors of tuberculosis notification:
A spatial panel data analysis in Guangxi, China. PLoS One 14, €0212051.

https://doi.org/10.1017/50950268824000499 Published online by Cambridge University Press

[13]

[14]

[15]

[16

(17]

(18]

[19]

[20]

[21]

[22]

[23]

[24]

[25]

[26]

Maria del Mar Diez Galan et al.

Zhang Y, Liu M, Wu SS, Jiang H, Zhang J, Wang S, et al. (2019) Spatial
distribution of tuberculosis and its association with meteorological factors
in mainland China. BMC Infectious Diseases 19, 379.

Cao K, Yang K, Wang C, Guo J, Tao L, Liu Q, et al. (2016) Spatial-
temporal epidemiology of tuberculosis in mainland China: An analysis
based on Bayesian theory. International Journal of Environmental
Research and Public Health 13, 469.

Li X-X, Wang L-X, ZhangJ, Liu Y-X, Zhang H, Jiang S-W, Chen, J-X and
Zhou, X-N (2014) Exploration of ecological factors related to the spatial
heterogeneity of tuberculosis prevalence in P. R. China. Global Health
Action 7:1. https://doi.org/10.3402/gha.v7.23620.

Anselin L (1995) Local indicators of spatial association—LISA. Geograph-
ical Analysis 27, 93-115.

Margoa R, Ribeiro AL, Zao I and Duarte R (2018) Tuberculosis and
gender — Factors influencing the risk of tuberculosis among men and
women by age group. Pulmonology 24, 199-202.

European Centre for Disease Prevention and Control, WHO Regional
Office for Europe (2021) Tuberculosis Surveillance and Monitoring in Europe
2021-2019 Data (Internet). 2021 March. Copenhagen: WHO Regional Office
for Europe. Available at https://www.ecdc.europa.eu/en/publications-data/
tuberculosis-surveillance-and-monitoring-europe-2021-2019-data.

World Health Organization (2021) Global Tuberculosis Report 2021.
Geneva: World Health Organization. Licence: CC BY-NC-SA 3.0 IGO
(Internet). Available at https://www.who.int/publications/digital/global-
tuberculosis-report-2021/tb-disease-burden/prevalence-surveys.

Donald PR, Marais BJ, Barry CE (2010) Age and the epidemiology and
pathogenesis of tuberculosis. The Lancet 375, 1852—1854.

Koh GCKW, Hawthorne G, Turner AM, Kunst H and Dedicoat M
(2013) Tuberculosis incidence correlates with sunshine: An ecological
28-year time series study. PLoS One 8, e57752.

Sumi A and Kobayashi N (2019) Time-series analysis of geographically
specific monthly number of newly registered cases of active tuberculosis in
Japan. PLoS One 14, e0213856.

Wingfield T, Schumacher SG, Sandhu G, Tovar MA, Zevallos K, Bald-
win MR, et al. (2014) The seasonality of tuberculosis, sunlight, vitamin D,
and household crowding. Journal of Infectious Diseases 210, 774-783.
Heemskerk D, Caws M, Marais B, Farrar ] (2015) Tuberculosis in Adults and
Children. Chapter 2, Pathogenesis. (Internet). (cited 2023 Feb 16). London:
Springer. Available at https://www.ncbi.nlm.nih.gov/books/NBK344406/.
Brighenti S, Bergman P, Martineau AR (2018) Vitamin D and tubercu-
losis: Where next? Journal of Internal Medicine 284, 145-162.

Krishnan R, Thiruvengadam K, Jayabal L, Selvaraju S, Watson B,
Malaisamy M, et al. (2022) An influence of dew point temperature on
the occurrence of mycobacterium tuberculosis disease in Chennai, India.
Scientific Reports 12, 6147.


https://data.europa.eu/doi/10.2900/488579
https://data.europa.eu/doi/10.2900/488579
https://www.who.int/teams/global-tuberculosis-programme/tb-reports/global-tuberculosis-report-2022
https://www.who.int/teams/global-tuberculosis-programme/tb-reports/global-tuberculosis-report-2022
https://www.who.int/teams/global-tuberculosis-programme/tb-reports/global-tuberculosis-report-2022
https://www.isciii.es/QueHacemos/Servicios/VigilanciaSaludPublicaRENAVE/EnfermedadesTransmisibles/Paginas/Resultados_Vigilancia_Tuberculosis.aspx
https://www.isciii.es/QueHacemos/Servicios/VigilanciaSaludPublicaRENAVE/EnfermedadesTransmisibles/Paginas/Resultados_Vigilancia_Tuberculosis.aspx
https://www.isciii.es/QueHacemos/Servicios/VigilanciaSaludPublicaRENAVE/EnfermedadesTransmisibles/Paginas/Resultados_Vigilancia_Tuberculosis.aspx
http://hdl.handle.net/20.500.12105/5345
http://hdl.handle.net/20.500.12105/5345
https://doi.org/10.1007/s11845-022-03150-3
https://doi.org/10.1007/s11845-022-03150-3
https://doi.org/10.3402/gha.v7.23620
https://www.ecdc.europa.eu/en/publications-data/tuberculosis-surveillance-and-monitoring-europe-2021-2019-data
https://www.ecdc.europa.eu/en/publications-data/tuberculosis-surveillance-and-monitoring-europe-2021-2019-data
https://www.who.int/publications/digital/global-tuberculosis-report-2021/tb-disease-burden/prevalence-surveys
https://www.who.int/publications/digital/global-tuberculosis-report-2021/tb-disease-burden/prevalence-surveys
https://www.ncbi.nlm.nih.gov/books/NBK344406/
https://doi.org/10.1017/S0950268824000499

	The impact of meteorological factors on tuberculosis incidence in Spain: a spatiotemporal analysis
	Key results
	Introduction
	Methods
	Study design
	Data sources
	Ethical statement


	Data analysis
	Description
	Spatial regression analysis
	Time-series and cross-correlation analyses
	Statistical software


	Results
	Description of the study population
	Description of environmental variables
	Spatial regression analysis
	Time series and cross-correlation


	Discussion
	Conclusions
	Supplementary material
	Data availability statement
	Acknowledgements
	Author contribution
	Competing interest
	References


